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(57) ABSTRACT

PageRank (PR) is used by web search engine Google in
ranking individual web pages. However, it is known that this
value is also easily manipulated by methods known as spoof-
ing. Further, the calculation of PR will require iterative cycles
of computations to achieve a “steady” value. This would
mean that huge computation resources are required to obtain
reasonably reliable PR values for various web pages. This
invention provides relatively accurate and simple methods for
ranking the importance of a node in a network. The web graph
or the network is first represented by an incidence matrix or a
representation matrix W. The matrix W is then self-multiplied
to obtain flow matrix. The flow capacity, or the rank of each
node, is then obtained from the flow matrix.

12 Claims, 2 Drawing Sheets
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1
METHODS AND APPARATUS FOR RANKING
A NODE IN A NETWORK HAVING A
PLURALITY OF INTERCONNECTING
NODES

FIELD OF THE INVENTION

This invention relates to method of ranking a node in net-
work, particularly for ranking a web page in the internet.

BACKGROUND OF THE INVENTION

PageRank (PR) is used by the web search engine Google in
ranking individual web pages. This method is described in
U.S. Pat.No. 6,799,176. To calculate PR for a web page, all of
its inbound links are taken into account, including links from
within the site and links from outside the site. When calcu-
lating PR, pages with no outbound links are assumed to have
linked out to all other pages in the collection. Their PR scores
are therefore divided evenly among all other pages. PR of a
web page A is calculated by the equation:

PR(1y) N
Clp) 7

(1-d) +d(PR(11)

PR(1,)
N Cry) )

PR(p:) = o

where t, to t,, are pages linked to page A, C is the number of
outbound links of a particular page, and d is a damping factor,
usually being set to 0.85 to reduce influence of pages acting
ask “sinks”.

While the PR is considered to be accurate at the time of
publication by Google for most sites, it is known that this
value is also easily manipulated. For example, any low page
with a low PR value that is redirected, for instance to a
“Refresh” meta tag, to a high PR page causes the lower PR
page to acquire the PR of'the destination page. In theory a new
PR 0 page with no incoming links can be redirected to the
Google home page, which is a PR 10 page. By the next update
the PR of the new page will be upgraded to 10. This is known
as spoofing and is a known failing or bug in the calculation of
PR. Any page’s PR can be manipulated or “spoofed” to a
higher or lower value.

Further, the calculation of PR will require iterative cycles
of computations to achieve a “steady” value. This would
mean that huge computation resources are required to obtain
reasonably reliable PR values for various web pages.

OBIJECTS OF THE INVENTION

Therefore, it is an object of this invention to provide a
method of determining the importance of a webpage or node
in network that is more difficult to be influenced by redirec-
tion, or requiring less computation resources. It is also an
objection of this invention to resolve at least one or more of
the problems as set forth in the prior art. As a minimum, it is
an object of this invention to provide the public with a useful
choice.

SUMMARY OF THE INVENTION

Accordingly, this invention provides a method of ranking a
node within a network of a plurality of interconnected nodes,
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2

each node having a connection with at least one other node in
the network, the method including the steps of:
constructing a representation matrix, wherein each ele-
ment of the representation matrix represents the connec-
tion between each of the interconnected nodes;
obtaining a flow matrix by multiplying the representation
matrix by itself, wherein each element of the flow matrix
represents a flow dimension of the respective node;
calculating flow capacity of each node based on the flow
dimension, wherein the flow capacity of each node rep-
resents the number of connections to a particular node
versus the distance or number of node interconnections
required to access said particular node from all other
nodes of the network; and
ranking each node according to its respective flow capacity.
each element of the representation matrix uses the number
“1” to represent the presence of a connection between
each of the interconnecting nodes and the number “0” to
represent the absence of a connection between each of
the interconnecting nodes.
Preferably the flow capacity of each node is calculated by
equation 1:

M

wherein

n is the total number of nodes in the network;

i and j denotes particular node i and node j in the network;

1 is the highest number in the flow matrix;

d,(i,j) is the shortest distance from node i to nodej in a flow

graph representing the flow matrix; and

k is the dimension from 1 to 1.

The representation matrix is preferably provided in upper
triangular form. Preferably all of the elements in the lower
diagonal portion of the flow matrix are set to zero such that the
flow matrix is in upper diagonal form.

In an embodiment, the network is the internet, and each node
is a web page.
In another aspect, the present invention provides an appa-
ratus for ranking a node within a network of a plurality of
interconnected nodes, each node having a connection to at
least one of other nodes in the network, the apparatus includ-
ing a processor and an algorithm operating according to the
steps of:
constructing a representation matrix, wherein each ele-
ment of the representation matrix represents the connec-
tion between each of the interconnected nodes;

obtaining a flow matrix by multiplying the representation
matrix by itself, wherein each element of the flow matrix
represents a flow dimension of the respective node;

calculating flow capacity of each node based on the flow
dimension, wherein the flow capacity of each node rep-
resents the number of connections to a particular node
versus distances or number of node interconnections
required to access said particular node from all other
nodes; and

ranking each node according to its respective flow capacity.

Preferably each element of the representation matrix uses
the number “1” to represent the presence of a connection
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between each of the interconnecting nodes and the number
“0” to represent the absence of a connection between each of
the interconnecting nodes.

The flow capacity of each node is preferably calculated by
equation 1:

1 M

(-1

u k
4L & E )

1~

FCv) =

~
I

wherein

n is the total number of nodes in the network;

iand j denotes particular node i and node j in the network;
1is the highest number in the flow matrix;

d,(i,j) is the shortest distance from node i to nodej in a flow
graph representing the flow matrix; and

k is the dimension from 1 to 1.

The representation matrix is provided in upper triangular
form. Preferably all of the elements in the lower diagonal
portion of the flow matrix are set to zero such that the flow
matrix is in upper diagonal form.

In another embodiment, the network is the internet, and each
node is a web page.

BRIEF DESCRIPTION OF THE DRAWINGS

Preferred embodiments of the present invention will now
be explained by way of example and with reference to the
accompanying drawings in which:

FIG. 1 shows an example of a notional web graph; and

FIG. 2 shows the flow diagrams derived from the web
graph of FIG. 1, which indicates the importance of each node
in different dimensions.

DETAILED DESCRIPTION OF THE PREFERRED
EMBODIMENTS

This invention is now described by way of example with
reference to the figures in the following paragraphs.

Objects, features, and aspects of the present invention are
disclosed in or are apparent from the following description. It
is to be understood by one of ordinary skilled in the art that the
present discussion is a description of exemplary embodi-
ments only, and is not intended as limiting the broader aspects
of'the present invention, which broader aspects are embodied
in the exemplary constructions.

It would be easier to understand this invention by describ-
ing an example. It should be noted that although the following
description describes ranking web pages, this method is also
applicable in ranking any interconnecting nodes in a network.
For example, this method can be used to evaluate the impor-
tance of junctions in a traffic network. Further, it would be
apparent to a person skilled in the art that the method of this
invention can be used in a network with indefinite number of
interconnecting nodes.

FIG. 1 shows a notional web graph, which represents a
website structure having 10 web pages. The interconnections
between each page are represented by the arrows between
each node. For example, the node 8 has connections with
nodes 3, 7, and 9.

The first step of the method of this invention is to represent

the web graph an incidence matrix or a representation matrix
W as follows:
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One will note that the lower diagonal elements of the
matrix W are all set to zero for the ease of subsequent com-
putations. However, this is merely an option, and a person
skilled in the art can choose to fill the representation matrix
completely.

An existing connection between the web pages or the node
is represented by the number “1”. For example, the elements
at [3,8] and [7,8] are 1. The element at [8,9] is zero as such
belongs to the lower diagonal of the matrix, which is adjusted
to be zero as discussed above. The representation of the
connection between the web pages or nodes 8 and 9 are
preserved in the element at [9,8]. Again, the number repre-
senting an existing connection in the matrix can be any num-
ber, although integers are preferred. The number “1” is more
preferred due to ease of subsequent computations.

However, if desired, “weighted” factors may be introduced
into this method by assigning different numbers to the ele-
ments in the matrix. For example, a “more important” con-
nection can be represented by the number “2”, or even “10”.
A person skilled in the art would understand that this would
not affect the calculation below, and what number to choose
to represent the connection is a matter of design choice.

The next step of the method of this invention is to derive a
flow matrix by using operation F=W*W, that is, self-multi-
plying the representation matrix W. The flow matrix F is
represented as follows:

12345678 910

1fo0o12212100
210001123100
310000111110
40000012100
F=5|0000001100
6/000000010O00
70000000010
8/0000D0O0O0O0O0T1
91000 0000O0O0O0
10[0 00 0O0ODO0D0O0O0O0

Note that all the diagonal elements of the flow matrix F are
again set to zeros for the ease of subsequent computations.
The non-zero elements in the flow matrix F indicate the
number of transit node that channel information flow from
one node to another. For example, the element F[2,7] indi-
cates that there are three transit nodes (nodes 3, 4 and 5) that
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channel information flow from the node 2 to the node 7. The
number of transit nodes is termed “flow dimension”.

The concept of flow dimension can be described as the
number of common friends between a pair of friends in the
social setting. The flow matrix F can also be represented by
FIGS. 3a to 3¢, wherein the line thickness represents the flow
dimension between every pair of the nodes. FIG. 3a shows all
flow dimensions, while FIG. 35 has removed flow dimensions
of one, and FIG. 3¢ has removed flow dimensions of 1 and 2.

For a vertex v, of a web graph, it is found that the flow
capacity, or the rank of each node, is obtained by equation (1):

M

o ~ 1 { n k
)= oD 2 At

where 1 denotes the highest dimensional level of a web graph,
that is, the highest number in the flow matrix F. d,(i, j) repre-
sents the shortest distance from the vertex i to j. k is the
dimension from 1 to 1. It should be appreciated that the term
“distance” does not necessarily denote length of path of
travel, rather is indicative of the number of interconnections
between nodes for a particulars pathway. The results of equa-
tion (1) can be calculated empirically or by know mathemat-
ics programs once the flow matrix F is know. Below shows
how the results of equation (1) is calculated empirically.

At the dimension one (k=1), assuming the flow dimension
from every node to every other node is one, i.e.,
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The shortest distance from every node to every other node
is represented as follows:

123 4 5 6 7 8 9 10
1w oo I 1 1 1 1 1 2 2
20 o o0 1 111 2 2
3|0 o0 o o 1 1 1 1 2
400 00 000 1 1 1 2 2

D= 5|0 0 0 0 0 00 1 1 2 2
6|0 o0 00 0 00 0 0 1 o0 2
T ]oo o0 00 co 00 o0 00 o 1 oo
8|loo 0 © 0 o 0 o0 o0 oo |
9o o0 o0 00 00 00 00 00 00 0
10[o00 o0 o0 o0 o0 oo 00 00 0O 00
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With K, and D, the flow capacity at the dimensional one
can obtained by the operation of SUM (K,/D,),1.e.[0,0, 1,2,
3,4,5,6,4,4].
At the dimension two (k=2), again assuming flow dimen-
sion from every node to every other node is two, i.e.,

i
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The shortest distance from every node to every other node
is represented as follows:

123 4 5 6 7 8 9 10
1[ow oo o 1 1 o0 1 o0 o0 oo
2|00 00 0 00 0o 1 I o0 oo o0
3|00 00 00 00 0 0O 0O 00 0O 00
4 ]o0 o0 00 o o0 00 1 oo oo oo

Dy= S|co o0 00 00 00 00 00 00 00 0
6|00 00 0 00 0 0O 00 00 0O 00
7 |oo oo 00O CO 00O 0O 0O OO 0O OO
8|00 o0 00 00 O 00 00 0O 00 0O
9|00 00 o0 00 0 O 0O 00 O 00
10|00 o0 00 00 00 0O 00 00 OO 00

The flow capacity at the dimension two can obtained in a
similar fashion by the operation of SUM (K,/D,), i.e. [0, 0, 0,
2,2,2,6,0,0,0]

The flow dimension at the dimension three from every node

Y 1o every other node is three, i.e.,
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The shortest distance from every node to every other node
is represented as follows:

123 4 5 6 7 8 9 10
1 [oo 00 00 00 00 00 0O 0O 00 0O
2|00 00 o0 00 00 o0 | o0 oo o0
3|00 00 00 00O 00 0O 0O 0O 0O 00
4 oo oo 00 CO 0O 0O 0O OO 00 OO
D3= S5 |co o0 o0 00 00 00 00 00 00 0
6|00 00 0O 0O 0O 0O 0O 0O 0O 00
7 |oo oo 00 oo 00 00 0O 0O 00 0O
8 |00 o0 o0 00 O 00 0 0O O O
9 oo 00 o0 00 00 0O 0O 0O 0O 00
10[o00 o0 o0 o0 00 oo 00 00 0O 00

The flow capacity at the dimension three can be obtained
by the operation of SUM (K,/D5), i.e. [0, 0,0, 0,0, 0, 3,0, 0,
0]. Considering all the three dimensions, the flow capacity of
the individual nodes is the sum of the flow capacity at indi-
vidual dimensions, i.e. [0, 0, 1, 4,5, 6, 14, 6, 4, 4].

It would be apparent to a person skilled in the art how to
calculate the flow capacity of the individual nodes with
dimensions higher than 3 according to the above description.

According to the above calculations, the flow capacity of
each individual node in the web graph of FIG. 1 is obtained,
and presented in Table 1 below, which also contains the PR of
the nodes obtained from the PR calculator available at http://
www.webworkshop.net/pagerank_calculator.php.

TABLE 1

Flow capacity and PR of the nodes of the web graph in FIG. 1

Node PR FC “In” degree “Out” degree
1 0.30 0 0 3
2 0.39 0 1 3
3 0.50 1 2 3
4 0.64 4 3 3
5 0.60 5 2 2
6 0.74 6 2 1
7 1.51 14 4 1
8 1.73 6 2 1
9 1.77 4 1 1

10 1.81 4 1 0

(PR = PageRank, FC = flow capacity)

It can be realized that the PR of the nodes shows some
awkward results in ranking the importance and relevance of
the nodes. For example, node 10 has the highest PR, but there
is only one incoming link from node 9. Same is true for nodes
8 and 9. On the other hand, the flow capacity scores calculated
from method of this invention provide more sensible results.
For instance, nodes 1 and 2 have a score of zero, since node 1
has no incoming link at all. Although node 2 has one incom-
ing link from node 1, the incoming link has no contribution to
node 2, as node 1 has the score of zero. Node 7 has the highest
score of flow capacity, followed by the nodes 6 and 8.

It should be noted that the calculations involved in the
method of this invention would be simpler than the method of
PR, and no iterations are required.

If one wishes to compare the flow capacity from one web
graph to another, that is, from one network to another, a more
complex equation (2) can be used:
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wherein the symbols in equation (2) have the same definitions
asthose in equation (1), while i represents the individual node
in the network.

While the preferred embodiment of the present invention
has been described in detail by the examples, it is apparent
that modifications and adaptations of the present invention
will occur to those skilled in the art. Furthermore, the embodi-
ments of the present invention shall not be interpreted to be
restricted by the examples or figures only. It is to be expressly
understood, however, that such modifications and adaptations
are within the scope of the present invention, as set forth in the
following claims. For instance, features illustrated or
described as part of one embodiment can be used on another
embodiment to yield a still further embodiment. Thus, it is
intended that the present invention cover such modifications
and variations as come within the scope of the claims and
their equivalents.

The invention claimed is:

1. A method of ranking a node within a network of a
plurality of interconnected nodes, each node having a con-
nection with at least one other node in the network, the
method including the steps of:

constructing a representation matrix, in a computer pro-

cessing device, wherein each element of the representa-
tion matrix represents the connection between each of
the interconnected nodes;

obtaining a flow matrix by multiplying the representation

matrix by itself, in the computer processing device,
wherein each element of the flow matrix represents a
flow dimension of the respective node;
calculating, in the computer processing device, flow capac-
ity of each node based on the flow dimension, wherein
the flow capacity of each node represents the number of
connections to a particular node versus the distance or
number of node interconnections required to access said
particular node from all other nodes of the network; and

ranking, in the computer processing device, each node
according to its respective flow capacity.

2. The method of claim 1, wherein each element of the
representation matrix uses the number “1” to represent the
presence of a connection between each of the interconnecting
nodes and the number “0” to represent the absence of a
connection between each of the interconnecting nodes.

3. The method of claim 1, wherein the flow capacity of each
node is calculated by equation 1:

M

FC(V-)—;E vk
T -D& 4G )

wherein

n is the total number of nodes in the network;

i and j denotes particular node i and node j in the net-
work;

1 is the highest number in the flow matrix;

d.(i,j) is the shortest distance from node i to node j in a
flow graph representing the flow matrix; and

k is the dimension from 1 to 1.



US 7,688,748 B2

9

4. The method of claim 1, wherein the representation
matrix is provided in upper triangular form.

5. The method of claim 1, wherein all of the elements in the
lower diagonal portion of the flow matrix are set to zero such
that the flow matrix is in upper diagonal form.

6. The method of claim 1, wherein the network is the
internet, and each node is a web page.

7. An apparatus for ranking a node within a network of a
plurality of interconnected nodes, each node having a con-
nection to at least one other node in the network comprising:

means, including a computer processing device, for con-

structing a representation matrix, wherein each element
of the representation matrix represents the connection
between each of the interconnected nodes;

means for obtaining a flow matrix by multiplying the rep-

resentation matrix by itself, in the computer processing
device, wherein each element of the flow matrix repre-
sents a flow dimension of the respective node;
means for calculating, in the computer processing device,
flow capacity of each node based on the flow dimension,
wherein the flow capacity of each node represents the
number of connections to a particular node versus dis-
tances or number of node interconnections required to
access said particular node from all other nodes; and

means for ranking, in the computer processing device, each
node according to its respective flow capacity.

8. The apparatus of claim 7, wherein each element of the
representation matrix uses the number “1” to represent the

5
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presence of a connection between each of the interconnecting
nodes and the number “0” to represent the absence of a
connection between each of the interconnecting nodes.

9. The apparatus of claim 7, wherein the flow capacity of
each node is calculated by equation 1:

i m

(i, J)

1
FO0) = oy )

i
k=1 j=1

wherein

n is the total number of nodes in the network;

i and j denotes particular node i and node j in the net-
work;

1 is the highest number in the flow matrix;

d,(i,j) is the shortest distance from node i to node j in a
flow graph representing the flow matrix; and

k is the dimension from 1 to 1.

10. The apparatus of claim 7, wherein the representation
matrix is provided in upper triangular form.

11. The apparatus of claim 7, wherein all of the elements in
the lower diagonal portion of the flow matrix are set to zero
such that the flow matrix is in upper diagonal form.

12. The apparatus of claim 7, wherein the network is the
internet, and each node is a web page.
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